
1Scientific RepoRtS |          (2020) 10:675  | https://doi.org/10.1038/s41598-020-57552-3

www.nature.com/scientificreports

experimental and numerical 
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Viscoelastic polymer composites are widely used for vibration control in different fields of engineering 
like aerospace, mechanical, and structural engineering. The viscoelastic properties of these materials 
are strain rate-dependent and are highly related to frequency. Yet to date, less attention has been 
paid to quantifying the effects of these parameters and their interactions on damping properties 
and providing an approximation method for further applications. In the present research, a series 
of experimental tests was conducted on a viscoelastic material and the experimental data were 
numerically analyzed in detail. Sensitivity analyses are usually applied to quantify uncertainty using 
sampling techniques. However, in this study a method was proposed to derive a closed-form solution 
using the response surface function and a derivative-based global sensitivity analysis to evaluate 
the output contribution of each parameter. These effects were quantified and several approximation 
statistics were provided for future engineering implementations. The computational evaluation 
conducted in this study gives a detailed insight into the mechanical behavior of viscoelastic materials.

Viscoelastic polymer composite materials or, in short here, viscoelastic materials (VEMs) are effectively used 
to attenuate the dynamic response of various devices and structures and dissipate the acoustic energy due to 
their viscoelasticity and damping properties1–7. Having a quite accurate estimation of these properties and their 
mechanical behavior is of paramount importance in engineering design. However, the key point about the appli-
cation of VEMs is their complex behavior due to the strain-rate dependency which can be also unknown prior 
to the design. Hence, there is a need to quantify these effects and provide a confidence interval for practical 
implementation of these materials. The main factors affecting the mechanical behavior of VEMs are excitation 
frequency, strain amplitude, number of cycles, and ambient temperature. The storage modulus of reinforced vul-
canized elastomers decreases as a function of strain amplitude, and the loss modulus shows an initial increase 
but decreases afterwards, which is called the Payne effect8,9. Many experimental studies have been carried out to 
evaluate the effects of these factors10–14 and they showed that the damping properties of VEMs are more or less 
sensitive to these factors. Chang et al.14 stated that the load frequency and the temperature have significant effects 
on dynamic characteristics. However, no significant effects were observed for strain amplitudes limited to 0.5 in 
their designed experiment. Therefore, the effects of strain amplitude was not considered in derivation of empirical 
functions14. Eftekhari and Fatemi15 studied the influence of loading frequency on the fatigue behavior of several 
composites under constant amplitude fatigue test. They developed an analytical model to take into account the 
effects of frequency, stress, temperature, and fiber orientation on the fatigue life. Lino et al.9 proposed a phenom-
enological model which takes into account the Payne effect, and describes the storage and the loss moduli as the 
function of frequency and amplitude.

Although effects of strain amplitude on VEMs can be considerable, the main approach in the previous research 
has been conducting parametric studies and comparing the results. As mentioned earlier, less attention has been 
paid to quantifying these effects to consider uncertainties in design. Providing a reasonable approximation and 
metamodel for damping parameters under a specific condition is also missing, and therefore design of devices 
like dampers using VEMs are complicated and mostly iterative16. In this study an approximation is made using 
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the response surface metamodel, and a closed-form solution is proposed which quantifies the exact effect of the 
strain amplitude and frequency on the moduli using sensitivity analysis and the response surface.

There are some studies on the sensitivity of damping properties to the layer thickness, temperature, or fiber 
orientations using numerical and analytical methods17–19. Sensitivity tests are generally utilized to identify the 
most influential parameters on an output response and the range of output variation due to them20–24. These 
results are used to approximate the variation in the output response, or its uncertainty which can be considered 
in analysis or design process. On the other hand, they can be used in control of the output response by monitor-
ing the influential factors or in model simplification. These studies showed that the damping properties can be 
changed due to the layer thickness and the fiber orientations can influence the hysteresis stress-strain curve17.

Scope and Limitations
In this research, a series of experimental tests was carried out to evaluate the effects of excitation frequency and 
strain on the damping properties of a viscoelastic polymer composite. As shown in Fig. 1, the framework of the 
present research can be divided into three sections. In the first section, the experimental test, material specifi-
cations, and other details are described. The viscoelastic properties are then determined using the Kelvin-Voigt 
model and statistical methods in the next section. The experimental data are evaluated based on a parametric 
study approach and the effects of frequency and strain amplitude on viscoelastic properties are assessed. A more 
in-depth numerical assessment of these parameters for the next part is carried out by approximating the response 
surface function, which can also provide a tool for further applications. In addition to ordinary statistical analy-
ses of experimental parameters, the effects of each factor were quantified using the fitted response surface and a 
derivative-based global sensitivity analysis which is called the Morris method25.

Sensitivity analysis is generally performed in the context of probability theory, and is done with sampling tech-
niques. However, sensitivity analysis is applied in this study with some modification, and a method is proposed 
to study the overall response surface using integration. The sensitivities are derived as a closed-form solution, 
and the implications are presented and discussed. The results of this sensitivity analysis quantify the exact effects 
of both frequency and strain amplitude all over the experiment domain, which can be utilized to estimate the 
damping properties of VEMs in practical implementations.

The main scope of this research is to study and quantify the effects of strain amplitude and frequency on 
viscoelasticity of polymer composite materials, and provide a sensitivity method for this end. Nevertheless, this 
research is carried out in a limited range of input parameters and only on one type of carbon-filled elastomer. The 
strain amplitudes are between 0.1 and 1.2 and the frequency is applied in a range of one decade between 0.05 Hz 
and 0.5 Hz which is practical frequency range in motion control of building structures. It should be noted that 
the results and observations are made based on the test domain, and might be changed in different strain and 
frequency ranges.

In this study the Kelvin-Voigt model is applied to describe the behavior of the vulcanized elastomer due to 
its practicality and wide application in the structural engineering field. As this model does not take the stress 
relaxation into consideration, it might be insufficient under the condition of large strain amplitudes. However, 
Kelvin-Voigt model can be easily utilized in most of the structural analysis softwares without difficulties. The 
provided supplementary dataset is also of interest for further use.

experimental test
Material specifications and experimental setup. The composition specifications of the VEM tested in 
this research is shown in Table 1. The VEM is generally provided in the form of rectangular pads and is utilized 
under shear actions. The most common configuration is to attach two VEM pads between three steel plates, two 
outer plates and one moving plate at the center. Two test specimens were manufactured and the VEM pads were 
bonded to the steel plates by the molding process at the temperature of 135 °C for two and a half hours as shown 
in Fig. 2.

The dimensions of the test specimens and the test setup are shown in Fig. 3. The two specimens were tested 
under 3 frequencies, 7 displacement amplitudes, and 12 cycles at the room temperature between 18 °C and 23 °C. 

Experimental Assessment Numerical Assessment

Approximation and assessment
of response surface Fitting Kelvin-Voigt model for

finding viscoelastic properties
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Quantifying and interpreting 
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results

Figure 1. The framework of the present study for evaluating the effects of strain amplitude and frequency on 
damping properties of VEMs.
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The frequencies were fi = 0.05 Hz Hz, 0.5 Hz, and 0.5 Hz, and the first displacement amplitudes a1 was 1.8 mm 
corresponding to the strain amplitude of 0.1 and other amplitudes were determined by,

= −a j a2( 1) , (1)j 1

where ≤ ≤j2 7. Therefore, 24 combinations of frequency and amplitude were applied to the two specimens 
under 12 cycles and the data were obtained. The amplitudes and frequencies of the experiment were designed 

Component Ratio Component Ratio

Natural rubber 26.0% Stearic acid 0.5%

Synthetic rubber 13.0% Antioxidant 3.9%

Liquid rubber 13.0% Accelerator 0.6%

Carbon black 40.1% Sulfur 0.3%

ZnO 2.6%

Table 1. Composition specifications of the VEM used in the experiment.

Figure 2. (a) Assembly of the VEM pad, steel plates, and the mold. The mold was first preheated at 135 °C 
for one hour and then the parts were assembled in the mold. (b) Molding process of the test specimen. After 
assembling the material and the steel plates in the preheated mold, the molding process was done at the 
temperature of 135 °C for two and a half hours. Lastly, the specimens were separated from the mold and cleaned 
for the test.
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Figure 3. (a) Dimensions of the test specimens (unit: mm). (b) Test setup. Details of the installation jig with a 
500 kN actuator acting on the test specimen.
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based on most commonly used parameters and operability range of the actuator, including the maximum loading 
rate and stroke.

experimental Results
The mechanical behavior of VEMs can be represented by a parallel combination of linear elastic and linear vis-
cous behaviors26,27, which is called Kelvin-Voigt model. Accordingly, the relation between shear stress 𝜏 and shear 
strain γ is expressed by,

τ γ
ω

γ
= ′ +

″G G d
dt

, (2)

where G′ and G′′ are respectively storage and loss moduli with the unit of shear stress (MPa(N/mm2); ω(rad/s) is 
the angular load frequency. The shear stress and strain were calculated using the experimental force-displacement 
and the dimensions of the VEM pads. Strain is dimensionless and is equal to the ratio of the shear deformation of 
the VEM pad to its thickness (mm/mm). Compared to an ordinary sinusoidal function and Fourier expansion, 
the triangle wave was deemed to give better approximations of the imposed strain, which is determined as,
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where γ0 is strain amplitude and t is time. The first step in analyzing the effects of strain amplitude and frequency 
on the damping properties, is to obtain the storage and loss moduli with a good accuracy. To this end, the exper-
imental strain time history for each of the 42 tests was numerically applied to Eq. 2 and the moduli were deter-
mined in such a way that the numerical stresses were fitted to their corresponding experimental values. Each test 
contains 11264 to 14453 data points for shear stress with a total number of 561073 for the whole 42 tests. For each 
test, the storage and loss moduli were obtained by minimizing the sum of squared errors of stress prediction using 
the generalized reduced gradient algorithm28. For instance, the applied strain time history and the corresponding 
stress-strain curve for the strain amplitude of 0.6 and the frequency of 0.05 Hz along with the numerical results 
are depicted in Fig. 4.

The accuracy of numerical shear stresses obtained by finding the moduli and fitting Eq. 2 to the whole exper-
imental data was quantified in Table 2. The statistics are mean absolute error (MAE), root-mean-square error 
(RMSE) and the normalized one using interquartile range (RMSEIQR), Pearson correlation coefficient (Pearson’s 
r), and coefficient of determination (r2). The MAE and RMSE show the average error of 0.019MPa and a standard 

Figure 4. (a) Applied strain to the test specimen under the strain amplitude of 0.6 and the frequency of 0.05 
Hz and its numerical simulation using the triangle wave function. Despite the fact that the nominal values of 
frequency and amplitude were known, the two parameters were fitted to get the closest estimation of the applied 
strain. (b) Comparison of the experimental and fitted numerical stress-strain curve of the VEM. The storage 
modulus defines the slope of the hysteresis curve and the loss modulus specifies the stress intercept while 
unloading.

Number of data MAE RMSE RMSEIQR Pearson’s r r2

561073 0.019 MPa 0.031 MPa 8.5% 0.994 98.8%

Table 2. Goodness of fit of shear stress using the numerical model.
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deviation of 0.032 MPa. This variation in error is in the order of 8.5% based on the RMSEIQR which is analo-
gous to the coefficient of variation. Pearson’s r and r2 are also quite close to 1.0 and 100% and it shows that the 
numerical model with the obtained moduli fits well to the experimental data. The remaining error is partly due 
to imposing the predetermined strain function of Eq. 3 to the numerical model, and also partly due to the strains 
with large amplitudes under the scragging condition. Scragging is a change in the molecular structure of elasto-
mers under large strains so that they show more stable hysteresis behavior at lower strain levels29. As mentioned, 
fitting the numerical model to the experimental data was done in a point-by-point way by minimizing the sum 
of squared errors of stress prediction. In addition to the point-by-point comparison, it is possible to determine 
the storage and loss moduli using the area of the stress-strain curves especially under large strains30. Even though 
the Kelvin-Voigt model does not consider the stress relaxation in the carbon-filled elastomers under large strain 
amplitudes, it is used here due to its simplicity and wide application in engineering. For further research, the 
Maxwell-Wiechert model or Bouc-Wen model can also be applied. The statistical measures provided in Table 2 
shows that the fitted numerical stresses using the obtained moduli are in a complete agreement with the corre-
sponding experimental stresses, and the moduli can be used for further analysis.

The crude experimental results of the storage and loss moduli are summarized and demonstrated in Fig. 5. 
The calculated moduli under the same frequency and strain amplitude for the two test specimens were quite close 
and they were averaged and reported as mean moduli. It is observed at the first sight that the influence of strain 
amplitude is significant on both storage and loss moduli, and the frequency has a relatively subtle effect on the 
moduli compared to the strain amplitude. The frequency has a slight influence on the storage modulus and can 
increase it more clearly at smaller strain amplitudes. In contrast, the strain amplitude γ0 can significantly affect the 
storage modulus, and the effect of loading frequency on the loss modulus is more noticeable. Similar to the stor-
age modulus, the strain amplitude considerably affects the loss modulus. Increase in the strain amplitude results 
in considerable decrease in the storage and loss moduli, which is the well-known Payne effect8,9,31. The effects of 
frequency on the loss modulus is more tangible and it has a slight nonlinearity, but in general the load frequency 
has a relatively linear effect which is also negligible at higher strain rates. The relation between the strain ampli-
tude and the moduli is completely nonlinear, and changes in strain amplitude at higher values have subtle effects 
on the moduli. Taking into account these relations is essential to properly generate the response surface function 
in the next section.

numerical Assessment
Response surface. Different methods and techniques32 can be utilized to approximate the response surface 
function. These methods include response surface methodology33, Bayesian networks34,35, neural networks36,37, 
and other machine-learning techniques38,39 which have been implemented in material science. The main advan-
tage of machine-learning techniques is that many of them are non-parametric and a priori equations are not 
required to describe the response of interest. However, the response surface methodology provides a great sim-
plicity and it can be easily treated while deriving a closed-form solution. The approximated response surface can 
be directly studied and it sometimes need a smaller number of samples compared to probabilistic machine-learn-
ing methods.

In the present research, the response surface methodology is utilized. Full-quadratic functions of two inde-
pendent variables were considered to approximate the response surface functions of the moduli. It should be 
mentioned that the response surface methodology is an approximate technique, and thus the use of it does not 
necessarily imply that the relations between the moduli and input parameters are quadratic or linear against 
another parameter. It was observed that the second-order terms for frequency and its interaction with strain 
amplitude are redundant with p-values greater than the significance level α of 0.05. Therefore these terms were 
omitted to reach low-order polynomials to avoid overfitting and this complies with the observed experimental 
data described in the previous section. As was observed in experimental results, the relation between the moduli 
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Figure 5. (a) Mean storage modulus G′ versus load frequency at different strain amplitudes; (b) Mean loss 
modulus G′′ versus frequency at different strain amplitudes.
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and frequency is almost linear while it is nonlinear for the strain amplitude. Accordingly, the response function 
can be approximated by,

γ γ′ = . + . − . + .G fMPa 1 8654 0 2657 2 6630 1 274 , (4)0 0
2

γ γ″ = . + . − . + .G fMPa 0 6771 0 1710 1 1059 0 5687 , (5)0 0
2

where f is load frequency and equal to ω
π2

. The p-value for all terms are zero which implies that the effects of these 
terms are significant except the frequency for the storage modulus which is 0.009 and much lower than 0.05. More 
detailed statistics for checking the accuracy of the models are summarized in Table 3. The standard deviations of 
the difference between the data points and the fitted values are denoted as S, which are adequately small compared 
to the values of the moduli. The values for coefficient of determination r2 are greater than 90%, which shows that 
the fitted response surface functions have enough accuracy. Since there is no much difference between r2 and the 
adjusted r2, it is ensured that the data are not overfitted and the high predicted r2 prove the capability of predicting 
for the response surface functions. The approximated response surfaces of the moduli and their observed data 
points with the normality test of residuals are shown in Fig. 6. It can be seen that the generated functions can 
adequately approximate the response surfaces.

The intercepts of the response surface functions, i.e. G′ = 1.86 MPa and G′′ = 0.68 mpA, show the amount of 
damping properties for low frequencies and small strain amplitudes. These values can be slightly increased by the 
first-order terms of frequency which are called the main effects. The main effects of strain amplitude on the mod-
uli are negative, thus decreasing the damping properties. Due to the positive second-order term of strain ampli-
tude, this effect is nonlinear and by increasing the strain amplitude, its influence is decreased. It is worthwhile to 
mention that based on the response surface functions, there is no noticeable interaction between the frequency 
and strain amplitude in the considered experiment domain. As mentioned earlier, the interaction terms of the 
fitted response surface were omitted due to their high p-values which show their insignificancy and redundancy 
to the estimated model.

Property S (MPa) r2 (%) adjusted r2 (%) predicted r2 (%)

Storage modulus 0.117 93.6 93.1 91.9

Loss modulus 0.053 91.2 90.5 89.1

Table 3. Checking accuracy of the response surface functions.
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Figure 6. Fitted response surfaces of the moduli, observed data points and the normality test of their residuals: 
(a) Storage modulus G′. (b) Loss modulus G′′. In spite of three outliers for each modulus related to high strain 
amplitudes, the normality tests of residuals show that there is no heteroscedasticity and the error is consistent 
for all the observed data. Hence, the fitted response surfaces can approximate the moduli with the same 
predictability all over the range of the experiment.
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Sensitivity analysis. The abovementioned effects on the viscoelasticity can be quantified all over the experi-
ment domain by a derivative-based global sensitivity which is called the Morris method25. In general, this method 
is performed using the Monte Carlo simulation; however, a closed form solution is derived in this study using the 
response surface functions. In this method, random samples are chosen from the input space. For each sample 
point, one input variable at time is subjected to an infinitesimal perturbation and the first-order derivatives of 
the function is calculated using the finite-difference method. The function is perturbed with respect to next input 
variables successively which characterize an infinitesimal trajectory. The first-order derivative for each variable is 
obtained at the sample point, which is called the elementary effect40,41 and the procedure is repeated for all sam-
ples. The mean elementary effect μ for each variable all over a considered domain is the first parameter of interest. 
Since the elements can cancel out each other, the mean absolute elementary effect μ* is usually determined. Using 
a closed-form solution, μ* for the effect of frequency on the storage modulus as an example can be determined by

μ
γ

γ=
∂ ′
∂

=
∂ ′
∂

∬∬
⁎ G

f dfd
G
f

dfd1 ,
(6)U

U0
0

where U is the experiment domain. This parameter quantifies the average rate of change in the storage modulus 
due to the frequency all over the domain of the response surface. Since the response surface functions are numer-
ically approximated and available, the above mentioned definite integral can be easily calculated for both moduli 
and either frequency or strain amplitude. The standard deviation of elementary effects is the second important 
parameter, and shows the nonlinearity of changes in the response surface with respect to an input variable. As an 
example, σ for the frequency and the storage modulus is obtained by
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which is equal to zero for frequency here due to the linearity of the response surface function with respect to this 
parameter. The results of the sensitivity analysis is shown in Table 4.

The results of the sensitivity analysis show that the rates of the change in the storage and loss moduli to change 
in the frequency are on average .0 266 MPa

Hz
and .0 171 MPa

Hz
, respectively. According to the standard deviation, 

these rates do not change in the range of the experiment characterized by the fitted response surface functions. 
Compared with the frequency, the effects of the strain amplitude are much more significant. The average rates of 
change in the storage and loss moduli due to the strain amplitude are respectively 3.91 and 2.46 times the effects 
due to the frequency. It was observed in the previous sections that the strain amplitude decreases the moduli, and 
it is found that for a unit increase in the strain amplitude, the storage and loss moduli decrease on average by 
.1 041 MPa

1
 and .0 420 MPa

1
, respectively. These rates can vary with the standard deviations of .0 809 MPa

1
 for the 

storage modulus and .0 361 MPa
1

 for the loss modulus. Based on the previous assessment, it is clear that the rate of 
change is high at small strain amplitudes and becomes less effective at higher strain rates. It is worthwhile to men-
tion that the rates of change in the effects of strain amplitude and frequency are determined in this study, and 
should not be misunderstood with the effects themselves. These statistics can sufficiently and quantitatively 
describe the effects of frequency and strain amplitude on the viscoelasticity, and provide detailed insights not only 
into the mechanical behavior of the tested VEM, but also other VEMs with similar specifications.

Concluding remarks. In the present research, the effects of loading frequency and shear strain amplitude on 
the damping properties of a viscoelastic polymer composite material were evaluated and quantified using cyclic 
loading tests and numerical methods. Two specimens were prepared and tested under 3 frequencies and 7 strain 
amplitudes. The material specifications and instrumentation of the experiment were described in detail and the 
experimental results for the storage and loss moduli were discussed. The numerical assessment of these effects 
were carried out using the response surface methodology and a derivative-based global sensitivity analysis called 
the Morris method. The response surfaces of the storage and loss moduli were approximated using quadratic 
functions and their accuracy were ensured using statistical measures. These functions were studied and further 
utilized to derive a closed-form solution for quantitative assessment of frequency and strain amplitude effects.

The results showed that the shear strain amplitude had significant effects on the moduli and mechanical 
behavior of the considered viscoelastic material. On the other hand, the loading frequency is less effective com-
pared to the strain amplitude. Based on the response surface functions, it was observed that there was no notice-
able interaction effects between the frequency and the strain amplitude on the moduli. Based on the results of the 
sensitivity analysis, the rates of the change in the storage and loss moduli to change in the frequency were on 
average .0 266 MPa

Hz
and .0 171 MPa

Hz
, respectively. For a unit change in the strain amplitude, the storage and loss 

Property Frequency Strain amplitude

µ⁎ ( )MPa
Hz σ ( )MPa

Hz µ⁎ ( )MPa
1 σ ( )MPa

1

Storage modulus 0.266 0 1.041 0.809

Loss modulus 0.171 0 0.420 0.361

Table 4. Morris method parameters for the damping properties of the VEM.
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moduli decreased on average by .1 041 MPa
1

 and .0 420 MPa
1

, respectively. These rates changed over the experiment 
domain with the standard deviations of .0 809 MPa

1
 for the storage modulus and .0 361 MPa

1
 for the loss modulus.

It should be noted that the conclusions drawn here are based on the data obtained at the test domain, and 
might be changed for data obtained out of this range. However, the experimental results, approximations, and 
quantitative measures provided in this research can be used for practical applications, and the discussed methods 
can give insight into the further research on viscoelastic polymer composites.

Methods
Fitting the Kelvin-Voigt model to the experimental data was performed using the generalized reduced gradient 
algorithm provided by the Solver add-in of Microsoft Excel, and the data were provided as supplementary infor-
mation files to ensure reproducibility. Conducting the statistical analyses on the data was done using MATLAB 
and the response surface functions were created and evaluated using the Minitab statistics package.

Data availability
The authors declare that the experimental datasets used in the present study and fitted numerical results using the 
Kelvin-Voigt model are available online as supplementary information files with this paper.

Received: 31 August 2019; Accepted: 6 December 2019;
Published: xx xx xxxx

References
 1. Vergassola, G., Boote, D. & Tonelli, A. On the damping loss factor of viscoelastic materials for naval applications. Ships Offshore 

Struct. 13, 466–475 (2018).
 2. Zhou, X. Q., Yu, D. Y., Shao, X. Y., Zhang, S. Q. & Wang, S. Research and applications of viscoelastic vibration damping materials: A 

review. Compos. Struct. 136, 460–480 (2016).
 3. Rao, M. D. Recent applications of viscoelastic damping for noise control in automobiles and commercial airplanes. J. Sound Vib. 262, 

457–474 (2003).
 4. Choi, H. & Kim, J. New installation scheme for viscoelastic dampers using cables. Can. J. Civ. Eng. 37, 1201–1211 (2010).
 5. Kim, J., Ryu, J. & Chung, L. Seismic performance of structures connected by viscoelastic dampers. Eng. Struct. 28, 183–195 (2006).
 6. Öncü-Davas, S. & Alhan, C. Reliability of semi-active seismic isolation under near-fault earthquakes. Mech. Syst. Signal Process. 114, 

146–164 (2019).
 7. Öncü-Davas, S. & Alhan, C. Probabilistic behavior of semi-active isolated buildings under pulse-like earthquakes. Smart Struct. Syst. 

23, 227–242 (2019).
 8. Chazeau, L., Brown, J. D., Yanyo, L. C. & Sternstein, S. S. Modulus recovery kinetics and other insights into the Payne effect for filled 

elastomers. Polym. Compos. 21, 202–222 (2000).
 9. Lion, A., Kardelky, C. & Haupt, P. On the frequency and amplitude dependence of the Payne effect: Theory and experiments. Rubber 

Chem. Technol. 76, 533–547 (2003).
 10. Min, K.-W., Kim, J. & Lee, S.-H. Vibration tests of 5-storey steel frame with viscoelastic dampers. Eng. Struct. 26, 831–839 (2004).
 11. Suhr, J., Koratkar, N., Keblinski, P. & Ajayan, P. Viscoelasticity in carbon nanotube composites. Nat. Mater. 4, 134–137 (2005).
 12. De Fenza, A., Monaco, E., Amoroso, F. & Lecce, L. Experimental approach in studying temperature effects on composite material 

structures realized with viscoelastic damping treatments. J. Vib. Control 22, 358–370 (2016).
 13. Tsai, C. S. Temperature Effect of Viscoelastic Dampers during Earthquakes. J. Struct. Eng. 120, 394–409 (1994).
 14. Chang, K. C., Soong, T. T., Oh, S.-T. & Lai, M. L. Effect of Ambient Temperature on Viscoelastically damped structure. J. Struct. Eng. 

118, 1955–1973 (1992).
 15. Eftekhari, M. & Fatemi, A. On the strengthening effect of increasing cycling frequency on fatigue behavior of some polymers and 

their composites: Experiments and modeling. Int. J. Fatigue 87, 153–166 (2016).
 16. Kelly, T. E. In-structure damping and energy dissipation. (Holmes Consulting Group, 2001).
 17. Akoussan, K., Boudaoud, H., Daya, E. M., Koutsawa, Y. & Carrera, E. Sensitivity analysis of the damping properties of viscoelastic 

composite structures according to the layers thicknesses. Compos. Struct. 149, 11–25 (2016).
 18. Bilasse, M., Azrar, L. & Daya, E. M. Complex modes based numerical analysis of viscoelastic sandwich plates vibrations. Comput. 

Struct. 89, 539–555 (2011).
 19. Ferreira, A. J. M. et al. A finite element model using a unified formulation for the analysis of viscoelastic sandwich laminates. 

Compos. Part B Eng. 45, 1258–1264 (2013).
 20. Saltelli, A. et al. Global sensitivity analysis: the primer. (John Wiley & Sons, 2008).
 21. Saltelli, A., Tarantola, S., Campolongo, F. & Ratto, M. Sensitivity Analysis in Practice., https://doi.org/10.1002/0470870958 (John 

Wiley & Sons, Ltd, 2002).
 22. Javidan, M. M. & Kim, J. Variance-based global sensitivity analysis for fuzzy random structural systems. Comput. Civ. Infrastruct. 

Eng. 34, 602–615 (2019).
 23. Javidan, M. M., Kang, H., Isobe, D. & Kim, J. Computationally efficient framework for probabilistic collapse analysis of structures 

under extreme actions. Eng. Struct. 172, 440–452 (2018).
 24. Sobol, I. M. Global sensitivity indices for nonlinear mathematical models and their Monte Carlo estimates. Math. Comput. Simul. 

55, 271–280 (2001).
 25. Morris, M. D. Factorial Sampling Plans for Preliminary Computational Experiments. Technometrics 33, 161 (1991).
 26. Soong, T. T. & Costantinou, M. C. Passive and active structural vibration control in civil engineering. (Springer, 2014).
 27. Painter, P. C. & Coleman, M. M. Fundamentals of polymer science: An introductory text. (Technomic Publishing Company, 1997).
 28. Lasdon, L. S., Fox, R. L. & Ratner, M. W. Nonlinear optimization using the generalized reduced gradient method. RAIRO-Operations 

Res. Opérationnelle 8, 73–103 (1974).
 29. ASCE (American Society of Civil Engineers). Seismic rehabilitation of existing buildings. ASCE/SEI 41-13. (American Society of Civil 

Engineers, 2013).
 30. Malkin, A., Ilyin, S. & Kulichikhin, V. Characterization of Material Viscoelasticity at Large Deformations. Appl. Rheol. 24, 9–18 

(2014).
 31. Payne, A. R. The dynamic properties of carbon black-loaded natural rubber vulcanizates. art I. J. Appl. Polym. Sci. 6, 57–63 (1962).
 32. Ward, L., Agrawal, A., Choudhary, A. & Wolverton, C. A general-purpose machine learning framework for predicting properties of 

inorganic materials. npj Comput. Mater. 2, 16028 (2016).
 33. Myers, R. H., Montgomery, D. C. & Anderson-Cook, C. M. Response surface methodology: process and product optimization using 

designed experiments. (John Wiley & Sons, 2016).
 34. Rovinelli, A., Sangid, M. D., Proudhon, H. & Ludwig, W. Using machine learning and a data-driven approach to identify the small 

fatigue crack driving force in polycrystalline materials. npj Comput. Mater. 4, 35 (2018).

https://doi.org/10.1038/s41598-020-57552-3
https://doi.org/10.1002/0470870958


9Scientific RepoRtS |          (2020) 10:675  | https://doi.org/10.1038/s41598-020-57552-3

www.nature.com/scientificreportswww.nature.com/scientificreports/

 35. Ramprasad, R., Batra, R., Pilania, G., Mannodi-Kanakkithodi, A. & Kim, C. Machine learning in materials informatics: recent 
applications and prospects. npj Comput. Mater. 3, 54 (2017).

 36. Zurada, J. M. Introduction to artificial neural systems. 8, (West publishing company St. Paul, 1992).
 37. Nyshadham, C. et al. Machine-learned multi-system surrogate models for materials prediction. npj Comput. Mater. 5, 51 (2019).
 38. Rodriguez, J. J., Kuncheva, L. I. & Alonso, C. J. Rotation Forest: A New Classifier Ensemble Method. IEEE Trans. Pattern Anal. Mach. 

Intell. 28, 1619–1630 (2006).
 39. Tin Kam, Ho The random subspace method for constructing decision forests. IEEE Trans. Pattern Anal. Mach. Intell. 20, 832–844 

(1998).
 40. Loubière, P., Jourdan, A., Siarry, P. & Chelouah, R. A sensitivity analysis method aimed at enhancing the metaheuristics for 

continuous optimization. Artif. Intell. Rev. 50, 625–647 (2018).
 41. Campolongo, F., Cariboni, J. & Saltelli, A. An effective screening design for sensitivity analysis of large models. Environ. Model. 

Softw. 22, 1509–1518 (2007).

Acknowledgements
This research was carried out by research funding (19CTAP-C153076-01) of the Ministry of Land, Infrastructure 
and Transport, Land Transport Technology Promotion Research Project.

Author contributions
The manuscript was written with the contribution of both authors. The experiment was designed and led by J. 
Kim, the second author, and the statistical and sensitivity analyses and all necessary calculations were done by 
M.M. Javidan, the first author, with the guidance of the second author.

Competing interests
The authors declare no competing interests.

Additional information
Correspondence and requests for materials should be addressed to J.K.
Reprints and permissions information is available at www.nature.com/reprints.
Publisher’s note Springer Nature remains neutral with regard to jurisdictional claims in published maps and 
institutional affiliations.

Open Access This article is licensed under a Creative Commons Attribution 4.0 International 
License, which permits use, sharing, adaptation, distribution and reproduction in any medium or 

format, as long as you give appropriate credit to the original author(s) and the source, provide a link to the Cre-
ative Commons license, and indicate if changes were made. The images or other third party material in this 
article are included in the article’s Creative Commons license, unless indicated otherwise in a credit line to the 
material. If material is not included in the article’s Creative Commons license and your intended use is not per-
mitted by statutory regulation or exceeds the permitted use, you will need to obtain permission directly from the 
copyright holder. To view a copy of this license, visit http://creativecommons.org/licenses/by/4.0/.
 
© The Author(s) 2020

https://doi.org/10.1038/s41598-020-57552-3
http://www.nature.com/reprints
http://creativecommons.org/licenses/by/4.0/

	Experimental and Numerical Sensitivity Assessment of Viscoelasticity for Polymer Composite Materials
	Scope and Limitations
	Experimental Test
	Material specifications and experimental setup. 

	Experimental Results
	Numerical Assessment
	Response surface. 
	Sensitivity analysis. 
	Concluding remarks. 

	Methods
	Acknowledgements
	Figure 1 The framework of the present study for evaluating the effects of strain amplitude and frequency on damping properties of VEMs.
	Figure 2 (a) Assembly of the VEM pad, steel plates, and the mold.
	Figure 3 (a) Dimensions of the test specimens (unit: mm).
	Figure 4 (a) Applied strain to the test specimen under the strain amplitude of 0.
	Figure 5 (a) Mean storage modulus G′ versus load frequency at different strain amplitudes (b) Mean loss modulus G′′ versus frequency at different strain amplitudes.
	Figure 6 Fitted response surfaces of the moduli, observed data points and the normality test of their residuals: (a) Storage modulus G′.
	Table 1 Composition specifications of the VEM used in the experiment.
	Table 2 Goodness of fit of shear stress using the numerical model.
	Table 3 Checking accuracy of the response surface functions.
	Table 4 Morris method parameters for the damping properties of the VEM.




